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5. VECTOR QUANTIZATION METHODS

General idea: Code highly probable symbols into short binary sequences without regard to their
statistical, temporal, or spatial behavior.

Introduction: Vector quantization (VQ) is a lossy data compression method based on the
principle of block coding, i.e., coding vectors of information into codewords composed of string
of bits. It is a fixed-to-fixed length algorithm. In 1980s, the design of a vector quantizer (VQ) is
considered to be a challenging problem due to the need for multi-dimensional integration. Linde,
Buzo, and Gray (LBG) proposed a VQ design algorithm following the ideas of Lloyd (1957)
based on a training sequence'. The use of a training sequence bypasses the need for probability
density assumption. The idea is similar to that of " ‘rounding-off" (say to the nearest integer). An
example of a 1-dimensional VQ, as it was suggested by Llyod in his famous unpublished memo, is
shown below:

oD o]} 10 11
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Here, every number less than -2 are approximated by -3. Every number between -2 and 0 are
approximated by -1. Every number between O and 2 are approximated by +1. Every number
greater than 2 is approximated by +3. It is worth noting that the approximate values are uniquely
represented by 2 bits. This is a 1-dimensional, 2-bit VQ. It has a rate of 2 bits/dimension. An
example of a 2-dimensional VQ is shown below:
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Here, every pair of numbers falling in a particular region is approximated by a red star associated
with that region. Note that there are 16 regions and 16 red stars -- each of which can be uniquely
represented by 4 bits. Thus, this is a 2-dimensional, 4-bit VQ. Its rate is also 2 bits/dimension.

' Some people call it LBG Algorithm even though the people involved in the early stages of the VQ evolution
including Linde, Buzo, Gray, themselves, Gersho, the author, and many other scholars prefer it to be called as Lloyd
Algorithm.
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In the above two examples, the red stars are called codevectors and the regions defined by the blue
borders are called encoding regions. The set of all codevectors is called the codebook and the set
of all encoding regions is called the partition of the space.

Communication systems based on VQ can be illustrated with the following encoder/decoder pair:
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Llyod Algorithm Design: Assume that there is a training sequence T consisting of M source
vectors: T = {x,,x,,"*-,X,, } , a distortion measure (distance measure, such as MSE or MAE), and

the number of codevectors, the task is to find a codebook (the set of all red stars) and a partition,
which result in the smallest average distortion.

This training sequence can be obtained from some large database. For example, if the source is a
speech signal, then the training sequence can be obtained by recording several long telephone
conversations or pictures from various sources. M is assumed to be sufficiently large so that all
the statistical properties of the source are captured by the training sequence. We assume that the
source vectors are k -dimensional, e.g.,

X = (X 15X 05> X ) for m=12,---,M
Let N be the number of codevectors and let
C={cp,cymsey)
represents the codebook. Each codevector is & -dimensional, e.g.,
Cp =(C1sCrarsCpi) for n=12,---,N
Let S, be the encoding region associated with codevector C, and let
P={5,,5,,--,Sy}
denote the partition of the space. If the source vector x,, is in the encoding region S, , then its
approximation is given by:

Ox,)=c, if x,€S8, (5.1)
Assuming a squared-error distortion measure, where the average distortion is given by:
1 ¥ 2 1 &0
D, ,=—)>|x, -0 =—)> e 5.2
me = 3 22Pn = QO =1 (52)

where the error-square is the sum of error terms on each dimension:

le* =ef +e3+-+ef (5.3)
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Design problem can be stated as follows: Given T and N, find C and P and such that D, is
minimized.
Optimality Criteria: If the codebook C and the partition P are a solution to the above
minimization problem, then it must satisfy the following two criteria together with the iteration
stopping criterion.
1. Nearest Neighbor Condition:
2
Sn:{x:”x—cn”zﬁux—cju foralln,j=12,---,N} (5.4)
This condition says that the encoding region S, should consist of all vectors that are closer to
c, than any of the other codevectors. For those vectors lying on the boundary, any tie-breaking

procedure will do.
2. Centroid Condition:

2%
c, = —x”’%l for n=12,--- N (5.5)
x,€S,
This condition says that the codevector ¢, should be average of all those training vectors that are
in encoding region S, . In implementation, one should ensure that at least one training vector

belongs to each encoding region (so that the denominator in the above equation is never 0).
3. Stopping (Decision) Test: Suppose that the average distortion from NN mapping in the

previous and current iterations were D' DUV the iteration process would terminate if

ave ave
D(i) _D(i—l)
e e (5.6)

ave

where £ is a small number.
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x denotes centroid, o denotes initial points.
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Detailed Steps of VQ (Llyod) Design Algorithm

A. Initial Codebook Selection Step:
In order to start the Generalized Lloyd VQ Design Algorithm (GLA), we need to have an initial
guess codebook in addition to an appropriate distortion measure. There are a number of initial
codebooks used in literature with good success. Some of these are:
e Random Codebooks: Simplest way to assign an initial codebook to use random numbers
generated according to a distribution.
e K-Means Initial Codebook: Well-known method in experimental statistics is to use the first
2R vectors in the training algorithm as the initial codebook.
e Product Codebooks: Use a scalar quantizer code, such as a uniform quantizer k times in
succession and then prune the resulting codebook down to the correct size.
e Splitting: Grow bigger codes with a fixed dimension from smaller ones.
1. Find an optimum rate=0 code (centroid of the entire database.)
2. Split this code into 2 by perturbing the original by a small amount.
3. Obtain the optimum rate=1 code via GLA.
4. Split and optimize again until codebook with correct size is found.

An advantage of the last method, which is the norm nowadays, is that all smaller codebooks are
also optimum.

Let us assume that C™ is an initial codebook either assumed as a random vector or obtained by
the splitting method, in this latter case, an initial codevector is set as the average of the entire
training sequence. Let £€>0 and o0 >0 be small decision threshold value (used for
stopping/continuing) and a splitting increment, respectively. Start with the size of the codebook as
N=1. This codevector is then split into two. The iterative algorithm is run with these two vectors
as the initial codebook. The final two codevectors are split into four and the process is repeated
until the desired number of codevectors is obtained.

B. Llyod Iteration Steps:

1. Calculate the centroids and the resulting distortion:
2

. 1 . 1 4 .

c, =— X and D _,=—) |x—c 5.7

n M xmezsn m ave Mk mZZIH 1 ( )
2. Splitting: For i =1,2,---, N set

9 =1+6)c; ). =1-0)c (5.8)

Now set N=2N.
3. Iteration: Let D'°) = D" . Set the iteration index i=0.

ave
@

n

overall n=12,---,N. Let
@)

n o

a. For m=12,---,M,, find the minimum value of me —c

n" be the index which achieves the minimum. Set Ox,)=c
b. For n=12,---, N., update the codevector

2%

. (i)
i < Bzl (592)
O(x,,)ect”
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c. Seti=i+1
d. Calculate
w_ 15 ’
Dave = Vk Z”Xm - Q()Cm )” (59b)
m=1
D(i—l) _D(i)
e. If w > £, go back to Step (c) to increase the iteration number by 1.

f. Ifnot,set D') =D andfor n=12,---,N.,set c, =c"” as the final codebook.

ave

4. Repeat Steps 2 and 3 until the desired number of codevectors is obtained.

Two-Dimensional Animation: Click on the figure below to begin the animation.

) T T . T T

e The source for the above is a memoryless Gaussian source with zero-mean and unit variance.
e The size of the training sequence should be sufficiently large. It is recommended that
M =1000N . In this animation, tiny green dots represent 4096 training vectors.
e Lloyd design algorithm is run with € =0.001.
e The algorithm guarantees a locally optimal solution.

Performance: The performance of VQ are typically given in terms of the signal-to-distortion
ratio (SDR):

SDR =10.log in dB (5.10)

10 T ave
where o is the variance of the source and D, is the average squared-error distortion. The
higher the SDR the better the performance. The following tables show the performance of VQ for
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the memoryless Gaussian source and comparisons can be made with the optimal performance
theoretically attainable, SDR,,;, which is obtained by evaluating the rate-distortion function.

Fats SR (in dB) SDR
(hits.-‘d:i.mensimjﬂ=1 n==2n=3 | n=4 n=5 n=6 n=8 n=10 n=nc
1 4.4 4.4 4.5 47 48 48 49 5.0 &.0
2 03 D& o0 10.z 10.3 -—— -—— -—— 12.0
3 14.6 153 157 — - — —- — 121
4 20.2 211 - - - — S I 24.1
3 2a.0 7.0 - — — — — — 0.1
Memorpiess Gemissian Soece
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Example: 5.1 Llyod design of a 2-bit (N=4), 2-Dimensional (k=2) with &£ = 0.001 based on MSE
and 12 training vectors (2-dimensional). (Curtesy of Bob Gray, ref. 3, 5.)

{3) Initislization: H = 4, k= 2, € = ,001, n = 12,

Training Sequance:

2y = (=.37448, .98718) x, = (=.59161, .17968)
2, = { .63919,- 1147%) Ee = { .14093,1.76413)
X, = (-.83293, .60643) x, = ( .70898,-.35017)
A, = {=. TOS34 1. 21856) X0 = { 30038, .784836)
Xy = {-.28932,-.94821) Xy, = { 30165106352}
%, = (1.00924, ,316) Xy» = 1 -37801,-.32708)

A = [(2.,2), (2,-2), (=2,2), (=2,=-2)]
- [il*h*h:h]

o, = G085 4+ 682 (= on & microcomputer)

Set m = Q.
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m=0 (1} Find Pirg) = (85,.8,.8,.38,1:
-’-5-_“51 ik l!l'.__:‘l__li,x_ll = d{EJ,xm':n mll m.
51 = [Eﬁ_r!:ﬂ "Elﬂ rf__li i
S, = [Ep.xg)
EJ L {":"1 "'“'J'IE'T} -
3, = Ixyrzgmg!
o, =
Compute )
1 12
IElI';t = o min 'Hﬁ._,-x‘ = 2,017z .,
Iwl y o
2% l_'n‘_l-- ﬂ-}‘mﬂ = L, D3Y, continue.
{3) Find the optimal reproduction alphebet 11
ROS,) = X + Xy + X0 + X, 04 = (L46023, 1.036)
a[:.*;r = (2, +55},.-'= = (.6T4085, =.23448)
R(S5) = Az, + Xy v B, WY = (- 599676, . 501106)
RS0 = {x, + X, + %,5,0/3 = (-.457623, -.831283)
Set m= 1. G to (170,

{1} Fina milh

i3
it
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A s - N
® ROP(ALY) = [RS8, ).ael,,....4]00

Y
Evaeluating distortions shows '1!‘.;1! = 'Fl.'ﬁ.u!- {noe change in partltion)

Compute IJ.._:
L 12
D, = 7% E1 mﬁ dix .y) = .099TIO8 .
2] {Do-ﬂlh“'ﬂl = 9> 001
3y X, | REGE = A, stnce 0GR = FA)) and hence
- - - =S
i(ﬂ{,ﬁli) - Eﬁ"'l'iﬁ}'l = Ag. Thus Ay
m=2 {11 P‘{AL] = F(Aﬂ) nnd hence ilz = :I2:~;l and hencea {D_l-ﬂi}m:

HMalt with final quantizer described by {21.9(-&1}1.

i3 o fized point. Set m=2. Go to (1}

= O < ,00L.

As we can see from the above hand calculations the algorithm converged after two iterations.
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Full-Search vs Tree-Search: If we search and compute each and every codevector in the design
or the encoding modes of the VQ system then it is called a full search. All the discussion until this
point has been on full search as shown in the figure below all the computations are done at level
C;. On the other hand, if we search the codebook in a tree fashion then the search is called a tree

search.
0.~ <1

— — —|
-1 0/N\1 0/\1
{_' — [ -fl |1" 10 jl |“‘ 1
. 0/1 0/\1 0/\1 0/
- o W A T A T
L ,'_|| — I L L I L I I | ]

Example 5.2: Computational complexity of search:
e Full search: For this figure we need 8 distortion computations at level C;.

e Tree search: We need two distortion computations in each level C,,C,,C5. six (6)
computations all together.

e Similarly, for a level 10 (10-bit per sample) quantizer, the computations would 2'° =1024
versus 2x10=20, resulting at a computational savings of 50:1!

e (Cost: The performance of tree search VQs are inferior to full search 0.5-3.0 dB depending
upon the source and its statistics.

Complete Tree vs. Pruned-Tree Search: If the occupancy statistics of all the terminal nodes
(children) in a tree is computed they are all significant then every branch (child, terminal node) is
critical and the full tree needs to be searched. If it turns out that some offspring branches (children)
are rarely used then they can be combined and represented by their parent branches. Trees of this
sort are called pruned tree.

0 1 051 0 /%1
i M & kY il "
? — — — | m— —
D__-"’" '\'-\..‘.1
fl %
0/ N1
l ke
e B e

In the full tree every terminal branch is assigned a code of equal length. However, shorter codes
are assigned to top branches and longer codes are needed for grand-grand children just like
Huffman coding schemes. Therefore, variable-length codes are used in pruned tree encoders.
e Increased storage, possible performance loss.
Code is successive approximation (progressive), each bit provides improved quality.
Table lookup decoder (simple, cheap, software).
Unbalanced (incomplete) tree provides a variable-rate code.
Throw more bits at more active blocks.
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Two TSVQ design approaches:
1. Begin with a reproduction codebook and design a tree-search into the designed codebook by
a pruning technique.
2. Design from scratch.

VQ Compression Off-springs:

1. Histogram Equalized VQ: Used in contrast enhancement by mapping each pixel to an
intensity proportional to its rank in histogram (probability) ordering among its pixels. The
resulting output image has a more uniform histogram.

67 | 77 |96 32 |192]255
B3 | 75 | 94 —_ 64 160|224
66 | 73 | 7O 0 |128]96

2. TSVQ and Histogram Equalization: A tree-structured vector quantizer can be built with both
equalized and un-equalized codebooks.

Decader
Encoder  —
. E"f ~d output
0~ ~_1 - dex index |—_\‘| -
i — o — Y
input - =~ 0/ N1 o ;f’ \_n 1
0 _,-'f\"-._ 1 0 _,-'f\'-._ 1 —i — III-l.'hl £ 1 }-I'Iu - | .}.]|I fl }-]u -~ 1 .1'1'1‘ = lrl
Xo | Yords Yords Yieds Yiehs Foma Voo Vs Y| 7

3. Classified VQ (CVQ, Switched VQ): Separate codebook for each input class (e.g., active,
inactive, textured, background, edge with orientation, etc.) and switch among classes according to
some rule.

T I VQ | Codeword
" | " [Codebook C;, iy Index
ln
Classifier I\\ i Cclﬂ%hezul.g
i i P
ﬂl Uz T 'E:ln

e Requires on-line classification and side information.
Rate allocation issue: How divide bit rate among sub-codes? Often an optimization rule is
used.

e Structure often useful for proving theorems, e.g., classic and modern high rate systems
uses “composite” codes which are just CVQ.

e If search all subcodes to find the minimum distortion word, then pick best codebook and
best word: also known as the universal quantizer.

e Better performance, but usually larger complexity.
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4. Multistage VQ (Multistep or Cascade or Residual VQ)

X L e B2 1 Qs L‘—-:-'_&!—-}{
) ] Kl
I
2-5tage Encoder
I Is Ia
L%, BB BB
Q) —(+> Q2 ~(F) Qs —3) E;
+T§C _}r!‘—:z rE:s

Multistage Encoder

I, D, P
I,— Dz PA—%
I D, P

3-stage Decoder

5. Shape-Gain VQ: Separate the gain information and code it and then the shape information is
encoded by a normalized second quantizer.

Cs =

(S;0d=1, -

Shape Codebook

N}

P aimize

X'S;

Minimize
9 - XS

16

Gain Codsbask
Cy =

i=1,.-, N,

(i.5) —

ROM

Do not need to normalize input vector to encode shape, no online division.

Two step encoding of shape then gain is optimal for the constrained codebook, chooses
best combination in overall MSE sense.

6. Predictive VQ (Vector DPCM): Used in some speech compression tasks and motion-

compensated video coding.
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7. Recursive VQ: Finite State VQ (FSVQ): Switched Vector Quantizer: Different codebook for

each state and need a Next State Rule, also known as a classified VQ with backward adaptation.

-I Cr |
“'!.H S L 3 i n
—I C; |
=
Mmexr-state
function
S Fat1
Uit
Delay
Encoder

8. Model-based VQ: Linear Predictive Coding (LPC): Founding building block in all cellular

1o

][]

Lo

[

next-sTate

Unit

unction

Delaq..'

Decoder

i, € Cs,

phones, which is .mathematically equivalent to a minimum distortion selection of a “vocal tract”
model and the gain of the speech segment. Done over 20-30 ms long segments of speech, where
the statistical behavior of the speaker’s vocal tract does not change. The famed Itakura-Saito
distortion (spectral distance of the vocal tracts, i.e, distance between the Fourier transform of the
vocal tract mathematical model. Encoded parameters are: gain of a speech segment, a set of 10-12
LPC coefficients to represent the vocal tract, the pitch period (quasi-periodic harmonics of the

oscillations in the vocal cords) and the residuals between the actual speech and the locally

synthesized model speech.

J-l-rl E—

LPC'VQ '..'a;
|
o A=) Residual
A odebook
Waveform ,
Codebook b

'f:li

ROM

Codebook

Decoder

-1'I:- n

Example 5.4: Explore the performance of image codecs based on VQ using VcDemo.

These notes are © Hiiseyin Abut, March 2007




<<
  /ASCII85EncodePages false
  /AllowTransparency false
  /AutoPositionEPSFiles true
  /AutoRotatePages /All
  /Binding /Left
  /CalGrayProfile (Dot Gain 20%)
  /CalRGBProfile (sRGB IEC61966-2.1)
  /CalCMYKProfile (U.S. Web Coated \050SWOP\051 v2)
  /sRGBProfile (sRGB IEC61966-2.1)
  /CannotEmbedFontPolicy /Warning
  /CompatibilityLevel 1.4
  /CompressObjects /Tags
  /CompressPages true
  /ConvertImagesToIndexed true
  /PassThroughJPEGImages true
  /CreateJDFFile false
  /CreateJobTicket false
  /DefaultRenderingIntent /Default
  /DetectBlends true
  /DetectCurves 0.0000
  /ColorConversionStrategy /LeaveColorUnchanged
  /DoThumbnails false
  /EmbedAllFonts true
  /EmbedOpenType false
  /ParseICCProfilesInComments true
  /EmbedJobOptions true
  /DSCReportingLevel 0
  /EmitDSCWarnings false
  /EndPage -1
  /ImageMemory 1048576
  /LockDistillerParams false
  /MaxSubsetPct 100
  /Optimize true
  /OPM 1
  /ParseDSCComments true
  /ParseDSCCommentsForDocInfo true
  /PreserveCopyPage true
  /PreserveDICMYKValues true
  /PreserveEPSInfo true
  /PreserveFlatness true
  /PreserveHalftoneInfo false
  /PreserveOPIComments false
  /PreserveOverprintSettings true
  /StartPage 1
  /SubsetFonts true
  /TransferFunctionInfo /Apply
  /UCRandBGInfo /Preserve
  /UsePrologue false
  /ColorSettingsFile ()
  /AlwaysEmbed [ true
  ]
  /NeverEmbed [ true
  ]
  /AntiAliasColorImages false
  /CropColorImages true
  /ColorImageMinResolution 300
  /ColorImageMinResolutionPolicy /OK
  /DownsampleColorImages true
  /ColorImageDownsampleType /Bicubic
  /ColorImageResolution 300
  /ColorImageDepth -1
  /ColorImageMinDownsampleDepth 1
  /ColorImageDownsampleThreshold 1.50000
  /EncodeColorImages true
  /ColorImageFilter /DCTEncode
  /AutoFilterColorImages true
  /ColorImageAutoFilterStrategy /JPEG
  /ColorACSImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /ColorImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /JPEG2000ColorACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /JPEG2000ColorImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /AntiAliasGrayImages false
  /CropGrayImages true
  /GrayImageMinResolution 300
  /GrayImageMinResolutionPolicy /OK
  /DownsampleGrayImages true
  /GrayImageDownsampleType /Bicubic
  /GrayImageResolution 300
  /GrayImageDepth -1
  /GrayImageMinDownsampleDepth 2
  /GrayImageDownsampleThreshold 1.50000
  /EncodeGrayImages true
  /GrayImageFilter /DCTEncode
  /AutoFilterGrayImages true
  /GrayImageAutoFilterStrategy /JPEG
  /GrayACSImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /GrayImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /JPEG2000GrayACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /JPEG2000GrayImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /AntiAliasMonoImages false
  /CropMonoImages true
  /MonoImageMinResolution 1200
  /MonoImageMinResolutionPolicy /OK
  /DownsampleMonoImages true
  /MonoImageDownsampleType /Bicubic
  /MonoImageResolution 1200
  /MonoImageDepth -1
  /MonoImageDownsampleThreshold 1.50000
  /EncodeMonoImages true
  /MonoImageFilter /CCITTFaxEncode
  /MonoImageDict <<
    /K -1
  >>
  /AllowPSXObjects false
  /CheckCompliance [
    /None
  ]
  /PDFX1aCheck false
  /PDFX3Check false
  /PDFXCompliantPDFOnly false
  /PDFXNoTrimBoxError true
  /PDFXTrimBoxToMediaBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXSetBleedBoxToMediaBox true
  /PDFXBleedBoxToTrimBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXOutputIntentProfile ()
  /PDFXOutputConditionIdentifier ()
  /PDFXOutputCondition ()
  /PDFXRegistryName ()
  /PDFXTrapped /False

  /Description <<
    /CHS <FEFF4f7f75288fd94e9b8bbe5b9a521b5efa7684002000500044004600206587686353ef901a8fc7684c976262535370673a548c002000700072006f006f00660065007200208fdb884c9ad88d2891cf62535370300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200035002e003000204ee553ca66f49ad87248672c676562535f00521b5efa768400200050004400460020658768633002>
    /CHT <FEFF4f7f752890194e9b8a2d7f6e5efa7acb7684002000410064006f006200650020005000440046002065874ef653ef5728684c9762537088686a5f548c002000700072006f006f00660065007200204e0a73725f979ad854c18cea7684521753706548679c300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200035002e003000204ee553ca66f49ad87248672c4f86958b555f5df25efa7acb76840020005000440046002065874ef63002>
    /DAN <>
    /DEU <>
    /ESP <>
    /FRA <>
    /ITA <>
    /JPN <>
    /KOR <FEFFc7740020c124c815c7440020c0acc6a9d558c5ec0020b370c2a4d06cd0d10020d504b9b0d1300020bc0f0020ad50c815ae30c5d0c11c0020ace0d488c9c8b85c0020c778c1c4d560002000410064006f0062006500200050004400460020bb38c11cb97c0020c791c131d569b2c8b2e4002e0020c774b807ac8c0020c791c131b41c00200050004400460020bb38c11cb2940020004100630072006f0062006100740020bc0f002000410064006f00620065002000520065006100640065007200200035002e00300020c774c0c1c5d0c11c0020c5f40020c2180020c788c2b5b2c8b2e4002e>
    /NLD (Gebruik deze instellingen om Adobe PDF-documenten te maken voor kwaliteitsafdrukken op desktopprinters en proofers. De gemaakte PDF-documenten kunnen worden geopend met Acrobat en Adobe Reader 5.0 en hoger.)
    /NOR <>
    /PTB <>
    /SUO <>
    /SVE <>
    /ENU (Use these settings to create Adobe PDF documents for quality printing on desktop printers and proofers.  Created PDF documents can be opened with Acrobat and Adobe Reader 5.0 and later.)
  >>
  /Namespace [
    (Adobe)
    (Common)
    (1.0)
  ]
  /OtherNamespaces [
    <<
      /AsReaderSpreads false
      /CropImagesToFrames true
      /ErrorControl /WarnAndContinue
      /FlattenerIgnoreSpreadOverrides false
      /IncludeGuidesGrids false
      /IncludeNonPrinting false
      /IncludeSlug false
      /Namespace [
        (Adobe)
        (InDesign)
        (4.0)
      ]
      /OmitPlacedBitmaps false
      /OmitPlacedEPS false
      /OmitPlacedPDF false
      /SimulateOverprint /Legacy
    >>
    <<
      /AddBleedMarks false
      /AddColorBars false
      /AddCropMarks false
      /AddPageInfo false
      /AddRegMarks false
      /ConvertColors /NoConversion
      /DestinationProfileName ()
      /DestinationProfileSelector /NA
      /Downsample16BitImages true
      /FlattenerPreset <<
        /PresetSelector /MediumResolution
      >>
      /FormElements false
      /GenerateStructure true
      /IncludeBookmarks false
      /IncludeHyperlinks false
      /IncludeInteractive false
      /IncludeLayers false
      /IncludeProfiles true
      /MultimediaHandling /UseObjectSettings
      /Namespace [
        (Adobe)
        (CreativeSuite)
        (2.0)
      ]
      /PDFXOutputIntentProfileSelector /NA
      /PreserveEditing true
      /UntaggedCMYKHandling /LeaveUntagged
      /UntaggedRGBHandling /LeaveUntagged
      /UseDocumentBleed false
    >>
  ]
>> setdistillerparams
<<
  /HWResolution [2400 2400]
  /PageSize [612.000 792.000]
>> setpagedevice


